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In applications that involve interactive curve and surface modeling, the intuitive manipulation of shapes is
crucial. For instance, user interaction is facilitated if a geometrical object can be manipulated through control
points that interpolate the shape itself. Additionally, models for shape representation often need to provide local
shape control and they need to be able to reproduce common shape primitives such as ellipsoids, spheres,
cylinders, or tori. We present a general framework to construct families of compactly-supported interpolators

that are piecewise-exponential polynomial. They can be designed to satisfy regularity constraints of any order
and they enable one to build parametric deformable shape models by suitable linear combinations of inter-
polators. They allow to change the resolution of shapes based on the refinability of B-splines. We illustrate their
use on examples to construct shape models that involve curves and surfaces with applications to interactive

modeling and character design.

1. Introduction

The interactive modeling of curves and surfaces is desirable in ap-
plications that involve the visualization of shapes. Related domains
include computer graphics [1-6], image analysis in biomedical imaging
[7-11], industrial shape design [12-14] or the modeling of animated
surfaces [15]. Shape-modeling frameworks that allow for user interac-
tion can usually be categorized in either discrete or continuous-domain
models. Discrete models are typically based on interpolating polygon
meshes or subdivision [16-21] and they easily allow to locally refine a
shape. Subdivision models are also considered as hybrids between
discrete and continuous-domain models because they iteratively define
continuous functions in the limit. However, the limit functions do not
always have a closed-form expression [22]. Continuous-domain models
allow for organic shape modeling and consist of Bézier shapes or spline-
based models such as NURBS [23-25]. They allow one to control shapes
locally due to their compactly supported basis functions. However,
NURBS generally cannot be smooth and interpolating at the same time,
which leads to a non-intuitive manipulation of shapes because NURBS
control points do not lie on the boundary of the object.

1.1. Motivation and contribution

Our motivation is the practical need for interpolating functions to be
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used in user-interactive applications’ (see Figs. 1 and 2). In this article,
we present a general framework that combines the best of the discrete
and continuous world: smooth and compactly supported basis functions,
which are defined in the continuous domain satisfying the interpolation
condition and allowing to vary the resolution of a constructed shape. In
interactive shape modeling, these properties allow for the following key
attributes:

e Organic shape modeling: smoothness enables a continuously-de-
fined tangent plane and Gaussian curvature at any point on the
surface, which facilitates realistic texturing and rendering of shapes;

® Local shape control: compact support combined with the inter-
polation property of the basis functions guarantees precise and di-
rect shape interaction and an intuitive modeling process.

® Detailed surfacing: few parameters are required at the initial stage
of modeling, while varying the resolution of the shape allows the
user to increase the number of control points when more details are
to be modeled.

Our framework consists of a new family of compactly supported
interpolators that are linear combinations of shifted exponential B-
splines on the half-integer grid. This allows us to harness useful prop-
erties of B-splines which are then transferred to the interpolators. We
first derive general results and define the construction problem together

1 Videos that illustrate the use and advantage of our proposed framework can be found at http://bigwww.epfl.ch/demo/varying-resolution-interpolator/.
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Fig. 1. Interactive shape modeling for
character design. Remodeling of the foot of
the “T-rex” is shown. A bone of the middle
toe of the right foot is modeled; first, an
initial design is achieved with few control
points that interpolate the shape (bottom,
right). Then, the resolution is increased by
applying three refinement iterations in
order to have more flexibility to add details
to the bone (bottom, middle). Due to con-
vergence of our modified refinement
scheme, after three iterations it behaves
interpolatory-like. The “T-rex” has been
remodeled after the character designed by
Joel Anderson, source: http://joel3d.com/.

adding details

(3 iterations) initial design

Fig. 2. Parametric surfaces constructed with the proposed family of
interpolators. If the parameterization of a shape is known, we provide
the formulae to construct the corresponding interpolator in order to
represent the shape as detailed in Section 5. The interpolation prop-
erty ensures that the control points (blue points) interpolate the sur-
face. This property is particularly useful in user-interactive applica-
tions, where a surface is modified by dragging control points (e.g. as
previously demonstrated in [26,27]). (For interpretation of the re-
ferences to color in this figure legend, the reader is referred to the web
version of this article.)

(a) Torus. (b) “Figure 8” immersion.

.
el

(c) Helicoid. (d) Pinched torus.
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with necessary constraints and conditions. We then establish relevant
reproduction properties and show that, under suitable conditions, the
integer shifts of the generators form a Riesz basis, which guarantees a
unique and stable representation of the parametric shapes used in
practice. The generators are compactly supported. Their degree of
regularity can be increased at will. Based on extensive experimenta-
tions, we conjecture that the proposed construction always yields bona
fide interpolators.

We further propose an algorithm to change the resolution of the
generators which, in turn, allows us to change the resolution of the
shapes. This demands that the generators be expressed as a linear
combination of finer-resolution basis functions. For this purpose, we
propose a refinement scheme associated to our generators by introdu-
cing a “pre-refinement” step such that the resulting refinement con-
verges to the interpolator itself. In particular, we illustrate our theory
by characterizing a family of symmetric and smooth interpolators that
are at least in 4" and have compact support.

Finally, we present examples of applications that involve character
design (Fig. 1) as well as the design of idealized parametric shapes
(Fig. 2).

More specifically, Sections 3 and 4 are the main technical con-
tributions, whereas in Section 5 we present practical applications which
motivate this article.

1.2. Related work

Recently, a method to build piecewise-polynomial interpolators has
been presented in [28,29] and its bivariate generalization was proposed
in [30]. The present work is the continuation of our previous efforts to,
first, generalize the popular Catmull-Rom [31] and Keys [32,33] in-
terpolators for practical applications [26,27,34,35] and, next, to go one
step further and construct families of interpolators that allow varying
the resolution of a shape [36,37]. Here, the novelty w.r.t. Schmitter
et al. [35] is that the presented framework allows one to vary the re-
solution of shapes which facilitates shape design in practice, as illu-
strated in Section 5.2.1.

2. Review of exponential B-Splines

We briefly review the link between exponential B-splines and dif-
ferential operators. This is crucial to understand the properties of the
proposed family of splines. For a more in-depth characterization of
exponential B-splines, we refer the reader to Unser and Blu [38].

2.1. Notation

We describe the list of roots associated to an exponential B-spline as
a@ = (a, -+, ay,). Likewise, we write a, € a to signify that one of the
components of a is a,. The symbol n, refers to the number of distinct
roots of @, which are denoted by a(), -+-,a(,, with the multiplicity of
Ay being Ny and X' ngmy = ne. The identity and derivative opera-
tors are denoted by I and D = %, respectively. We denote by f() a
continuously defined function where the dot in parantheses represents
the variable and by a = (a[n]),cz a discrete sequence. The imaginary
complex unit i satisfies i = —1, while the Fourier integral of a function f
is denoted by [ (0) = Jp f(©)e™!dt. Finally, the continuous convolu-
tions between two functions f and g is defined by
f*o)) = ‘["{ f(t — uw)g(u)du, and the discrete convolution between two
sequences a and b, is defined by (a*b)[k] = Z::’_m alk — n]b[n], re-
spectively. Furthermore, we use bold font to denote parametric shapes
such as for example a 2D curve r(t) = (. (¢), 1, (£)).

2.2. Exponential B-spline and the reproduction of exponential polynomials

The exponential B-spline with parameter a is defined in the Fourier
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domain as
no i
S+ 1 — emn—iv
B =[] ———
nel 1@ T %n (@)

The function 8 is compactly supported with support [0, no] [38,
Section III-A].

We denote by f3, the corresponding centered (hence, non-causal)
exponential B-spline, whose support is [—no/2, no/2]. We have therefore

B (8) = B (¢ + no/2), 2

with g} the causal B-spline defined in (1). The reason for introducing
centered B-splines is that we shall define interpolators that are sym-
metric around the origin and, hence, centered.

It is well known that the exponential B-spline f, is intimately linked

to the differential operator
Ly =D — oD)..(D - Ang D, 3

which implies that 8, is able to reproduce the functions py in the null
space of L, defined as L,p, = 0. As a consequence, exponential B-splines
can reproduce exponential polynomials that live in the space [38,
Section III-C-2]

span{t"led i}, 1 ne 1 gy

4

3. General characterization of the interpolator

We consider generators that are constructed as a sum of half-integer
shifted versions of a given exponential B-spline f,.

Definition 1. For a sequence 1 € ¢(Z) and a a vector of roots, we
define

O A[n]ﬁu(t - %)

nez (5)
In the frequency domain, we then have
Pra(@) = [ > A[n]e-im“]ﬁa(w.
nez (6)

In what follows, we state the desired mathematical properties that
the generator ¢, , should satisfy.

I The generator ¢, . is interpolatory in the sense that, for any func-

tion f€ span{g,; ,(-—k)},_,, we have f(t) = Yiez S KB (t = K).
This is equivalent to the interpolation condition

=olkl = {(1) 1(f)tlk:e;w(;se’

=k ’ 7
where §[k] represents the Kronecker delta.

II The generator ¢, o is compactly supported, which implies that the
sequence A has a finite number of non-zero values.

III The function ¢,, o is smooth with at least a continuous derivative.

IV The family of the integer shifts of the generator {¢, , (-—k)} _, forms
a Riesz basis.

V The generator ¢, o preserves the reproduction properties of the
associated exponential B-spline 3, in the sense that it is capable of
reproducing the exponential polynomials in the null-space of the
operator L, defined in (3).

VI The generator ¢, , allows one to represent shapes at various re-
solutions.

$r. ()

kez

We choose equispaced half-integer shifts of the exponential B-
splines in Definition 1. The reason is that our problem has no solution
using only integer shifts under Conditions (I), (II), and (III): There is no



D. Schmitter et al.

smooth and compactly supported interpolator of the form
Ywez AlklB, (t — k). This can easily be verified; for example, by plug-
ging any polynomial B-spline into Definition 1 and using integer shifts
while imposing the interpolation conditions: It turns out that there are
not enough degrees of freedom to solve the problem due to the compact
support of the B-splines as well as the smoothness condition, which
forces the degree of the B-spline to be greater than 1. Furthermore, by
using half-integer shifts, we guarantee that our solution lives in the
spline space of the next finer resolution; a property that can be
exploited in practice, as detailed in Section 3.4.

3.1. Riesz basis

We consider the space

D clnlg (—n), ce ez(z)}

nez

Vigra) = { ®

of functions that is generated by the integer shifts of ¢, o Our re-
quirement is that the family of functions {¢, ,(-—n)}, _, forms a Riesz
basis of V(¢ o), which ensures that the representation of a function in
V(¢y, o) is stable and unique. We show in this section that this is the
case if {,(-—n)},_, is itself a Riesz basis and if ¢, 4 is interpolatory.

Definition 2. The family {¢,},cz of functions forms a Riesz basis if

> clnle,

nez

Allelleyzy < < B lclleyz)

©)

L>(R)
for some constants A, B > 0 and any sequence ¢ = (c[n]),ez € 6(Z).

When ¢, = ¢(-—n), (9) is equivalent to the Fourier-domain condi-
tion

A <31 (w - 2kn)P < B?

kez (10)

for any w € R [39]. The family {8, (-—n)},_, is a Riesz basis when a is
such that a, — a,, # 2kni, k € Z, for any pair of distinct purely ima-
ginary roots a,, a, € a [38, Theorem 1].

Proposition 1. Let a be such that o, — a,, # 2kni, k € Z, for any pair of
distinct purely imaginary roots a,,, a, € a. For any sequence 1 € ¢,(Z), if
the basis function ¢, o is interpolatory, then the family {¢/La('_”)}nez isa
Riesz basis.

The proof is given in Appendix A as well as an estimate of the Riesz
Bounds.

3.2. Reproduction properties

Proposition 2. Let a be a vector of roots. We assume that A € ,(Z)
satisfies the conditions

Y Alnlle™? < oo,

nez (11)
z 2 [n]e—omlz £0
nez (12)

for every a € a. Then, the basis function ¢, o has the same reproduction
properties as the corresponding exponential B-spline f3,. In particular, it
reproduces the exponential polynomials

[nflea(m)t

13)

form =1, -~ ,ngand n =1, ---,ngy, with the notations of Section 2.1.

Note that (11) is always satisfied as soon as ¢, o is compactly
supported. The proof of Proposition 2 is given in Appendix B.
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3.3. Regularity

From Definition 1, it immediately follows that ¢, , has the same
regularity as the exponential B-spline f, if A = 0. Hence, ¢, o belongs
to ¢"0~=2 [38, Section III-A].

3.4. Varying the resolution of the generator

The causal exponential B-spline 87 is refinable, in the sense that its
dilation by an integer m can be expressed as a linear combination of
A /m( —k). This is what we refer to as the resolution of the basis function.
We shall see how this property translates to the function ¢, . For this
purpose, we first revisit the m-scale relation for exponential B-splines.
For convenience, we express the corresponding terms with respect to
causal (non-centered) B-splines. In practice, we always consider sym-
metric interpolators ¢, o with support [—(ny— 1), no — 1] (see
Section 4). Therefore, we define the shifted and causal version of the
interpolator as

$r () = B, (t = (no — 1)). 14)

Every causal formula is easily adapted to the centered case by applying
a shift similar to (14). We follow the notations of Unser and Blu [38],
where an in-depth discussion on the refinability of exponential B-
splines can be found.

As shown in [38, Section IV-D], the dilation by an integer m € N\{0}
of an exponential B-spline is expressed in the space domain as

8(L) = 3 hgmliigz - b

kez

(15)

where the refinement filter h,, , is specified by its Fourier transform as

ny m—1
z ednkg=ike |
=1 k=0

As we shall see, it is impossible to establish a similar relation for the
interpolator ¢; . However, we can exploit the refinability of the cor-
responding spline §; to express the dilation of ¢} _.

For a a vector of roots, 1 € £4(Z), and mg an even integer, we define
the digital pre-filter g, , ,,, by its Fourier transform

iwy —
Hon(€9) = ——

(16)

G/I,ot,mo(ejw) — e—iwmo(no/z—l)( Z A[n]e—iwnmo/Z)H;:o,mo(eiw)‘

nez

17

The term e~m0(%0/2-1) jg due to the fact that 3, and ¢y, o do not have the
same support in general. The pre-filter allows us to express 45/{r ., dilated
by my as a linear combination of the refined shifted B-splines ﬁ’* (-—k).

Note that Gy 4 m, is a valid Fourier transform of a digital ﬁlter (1 e,a
function of €®) only for even my,.

Proposition 3. Let a be a vector of roots, 1 € ¢,(Z), and my be an even
integer. Then, we have

The proof is given in Appendix C.

= 2 812 o lKIBE (£ = k).

kez (18)

3.4.1. Modified refinement scheme based on exponential B-splines

Using Proposition 3, we are able to express a function which is
constructed with the interpolator ¢;, ., in an exponential B-spline basis.
Starting with the samples c[k] = f(t)|,_,c, of a continuously defined
function f() that can be perfectly reconstructed, ie.,
fe span{qb{a(_k)}kez, we have



D. Schmitter et al.

f@ =Y clklgf -k
kez
= 2 clkl X gy g LB (mot = ) = D)
kez lez
= 2 2 clklg, & [1B% (mot — mok — 1)
kez lez
= 3 colllfh (mot — 1)
lez "o (19)
with
clll = (CT’"O*gﬂvm%’mO)[”’ (20)
where tmg denotes upsampling by a factor m, defined as
c[n], k = mgn
k] =
€ty K] {O, otherwise. @21

Eq. (19) shows that a function that is originally expressed in the
basis generated by ¢Z ., can be expressed in a corresponding exponential
B-spline basis with respect to a finer grid. This suggests that, after
having performed the change of basis described by (19), the resolution
of f can be further refined by applying the standard iterative B-spline
refinement rules. At this point, it is interesting to take a deeper look into
the relation between the interpolated function f and the sequence c of
samples as we iteratively refine it. As will become apparent in the ap-
plication-oriented Section 5, a parametric shape is described by co-
ordinate functions whose samples build 2D or 3D vectors of control
points. Repositioning of these control points allows us to locally modify
the shape, while the iterative refinement of the control points allows us
to iteratively increase the local control over the shape. Hence, for
practical purposes, it is convenient to study the convergence of the
refinement process as the number of iterations becomes large.
Proposition 4 describes the refinement scheme and provides the cor-
responding convergence result.

Proposition 4. Let a be a vector of roots and A € ¢,(Z). For a continuous
function f with samples f (t)|,_,c, = clk] and the integers m, mo, with mq
being even, we consider the iterative scheme specified by

1. pre-filter step: cy[k] = (& ra mo*cho)[k];
g

2. iterative steps: forn = 1, ¢, k] = (h « n,m*(cn_l)m)[k],
mom

where 'm denotes upsampling by a factor m as defined in (21). Then, the
iterative scheme is convergent, in the sense that
lim Y ¢, [k]6 (mom™t — k) = f (1),

n—oo kez

(22)
where § is the Dirac distribution.

The proof is given in Appendix D.

3.4.2. Example

We illustrate how to refine the resolution of a circular pattern by
applying Proposition 4. To efficiently take advantage of the interpola-
tion property, we apply the “pre-refinement” step (20) at the first
iteration. For the subsequent iterations, we apply the standard refine-
ment given by (16) as described by Proposition 4. By doing so, we see
that the iterative scheme converges towards the circle
r(t) =, C [l][s’;:l(mot — 1) =Y, rlklg! (t — k). The result of the
algorithm is shownoin Fig. 3. In Appendix E, we provide the details on
how to reconstruct the circle with our framework.

4. Construction of a family of compactly supported interpolators
in practice

It is known that there exists no exponential B-spline S, that is
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interpolatory and smooth (i.e., at least in ') at the same time. Our goal
here is to construct a compactly supported generator function that has
the same smoothness and reproduction properties as f3,, while also
being interpolatory. In order to meet the smoothness constraints, we
require the number of elements of a to be ng = 3 in accordance with the
construction detailed in Section 3.3. Furthermore, we want the inter-
polator to be real-valued and symmetric, which implies that the ele-
ments of a are either zero or come in complex conjugate pairs [38].
Using Definition 1 and the conditions described in Section 3, we are
looking for the interpolator with minimal support.

4.1. Introductory example: the quadratic B-spline

We illustrate the concept with a simple example that uses quadratic
polynomial B-splines, which are constructed with a = e, = (0, 0, 0) in
(1) and whose support is of size 3. The interpolation constraint com-
bined with the half-integer shifts demand that A contains at least three
non-zero values to have enough degrees of freedom. This also implies
that the compactly-supported interpolator is constructed with no more
than three non-zero elements of A. Moreover, since the solution that
fulfills the conditions stated in Section 3 is unique, the interpolator is of
minimal support. To satisfy the symmetry constraints, we center the
shifted B-splines around the origin and enforce A[1] = 1[—1]. Hence,
our generator must take the form

/1[1]/3a0(t - %) + A[0]8,, (1) + /l[—l]ﬁom(t + %)

21018, (1) + /1[1](5%({ - %) + ﬁm(t + %))

¢ﬂ.,o!o (t) =

(23)

Since @y has ny, = 3 elements, the support of the interpolator is
N=2(ny—1)=4. The interpolator itself 1is supported in
[=(ng — 1), (ng — 1)] = [-2, 2]. The interpolation condition is ex-

B =1 ) .
pressed as . We define the matrix
FrapD =0
3
A _[F0©® B CUD+E,W2) ) [
F N By (D) Byp(1 = 1/2) + B, (1 + 1/2) 11
8 2
and rewrite the interpolation constraint as (41[0], 1[1]) =

A;;(l, 0) = (1, —%) The resulting interpolator is shown in Fig. 4.
4.2. The general case

In what follows, we only consider vectors of poles a for which
a, — o, # 2kni, k € Z for all pairs of distinct, purely imaginary roots
am, @, € a (Riesz Basis property). We generalize the above example to
construct symmetric and compactly supported interpolators of any
order and that are of the form

no—2

$ra(D): =2[018,(1) + Y, A[nl(B,(t = n/2) + B, (t + n/2)),

n=1

(24)

whose support is included” in [-N/2, N/2] = [—(ng — 1), ny — 1]. We
easily pass from the general representation (5) to (24), adapted to the
symmetric and compactly supported case, by setting 1[n] = 0 when
|[n| > ng — 1 (support condition) and A1[—n]| = A[n] for every n (sym-
metry condition).

The function ¢, 4 is interpolatory if and only if
¢/I,a(0) =1 and ¢/1,g,(1) = '“:¢A,cx(n0 -2)=0. (25)

This defines a linear system with (ny — 1) unknown non-zero elements
of A, {A[0], ...,A[ne — 2]}, and (ny — 1) equations. The system (25) has a

2 The support is exactly [-N/2, N/2] when A[n] is non-zero for n =0, ...,(ng — 2),
which is always the case in the examples we have considered.
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shape interpolation pre-refinement
15 15
[ ]
[ ]
0.5 0.5
-1.5 0.5 1.5 -1.5 0.5 1.5
[ ]
[
-15 -1.5
iteration 1 iteration 2
1.5 1.5
0.5 0.5 \
-15 0.5 15 -15 ) 15
-15 -1.5
Fig. 3. Refined circle. The parametric circle is first constructed using the proposed interpolator and & = (0, 217” —Z'T”) (top left). At the first iteration, the “pre-refinement” mask is applied

to the initial control points according to (20) (top right), whereas at the subsequent iterations the standard refinement mask for exponential B-splines (16) is applied (bottom, from left to
right). In the bottom right, we see how the iterative process converges towards the continuously defined circle.

solution if the matrix defined for k, I = 0, ...,,(ny — 2) by byt =) 00 (28)
_ B (k) if I=0 with A defined by (27).
[Addisrie1 =
Bk —=1/2) + B, (k +1/2) else (26)

We conjecture that the matrix A, is always invertible, and that we
always can define an interpolator ¢, for any list of roots a. In the re-

is invertible. In this case, we have - - ¢ 7. .
maining of this article, we assume that A, is invertible and, therefore,

A= ([0],...,A[ne — 2]) = A7'(1, 0,...,0). 27) that ¢, is well-defined. Under this assumption, the unicity of the vector
A ensures that the interpolator ¢, in Definition 3 has minimal support

Knowing a, we can easily check if the matrix A, is invertible, which among the interpolators of the form (5).
is the case for all the examples that we tested (we have already seen In practice, the type of interpolator that needs to be constructed
that it is true for & = (0, 0, 0) is Section 4.1). From (27), we see that A is depends on the parametric shape that is represented. For instance, for a
completely determined by a. This motivates Definition 3. rectangular surface, a polynomial interpolator is required and the

Definition 3. Let a be a vector of roots whose elements are either zero vector @ of roots will have to consist of zeros. If instead we aim at

or come in pairs with opposite signs. If the matrix A, defined in (26) is representing circles, spheres, or ellipsoids (see Section 5), whose co-
invertible, then the interpolatory basis function ¢, is defined as ordinate functions are trigonometric, we need to construct interpolators
&l
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-3

Fig. 4. Different types of interpolators: polynomial interpolator (black, solid curve) with
@ = (0, 0, 0). The number of poles is equal to 3. Trigonometric interpolator (red, dashed
curve): the non-zero poles are purely imaginary and come in pairs with opposite signs

(e.g, «a=10,0, izT”, —izT” ). Hyperbolic interpolator (blue, dot-dashed curve): the non-

2m 2m

zero poles are real and come in pairs with opposite signs (e.g., @ = [0,

that preserve sinusoids. Therefore, a will contain pairs of purely ima-
ginary roots with opposite signs. Similarly, we can reproduce hyper-
bolic shapes by picking an a that contains pairs of real roots with op-
posite signs. If an interpolator is required to reproduce both
trigonometric and polynomial shapes, e.g., to construct a cylinder, then
the corresponding polynomial and trigonometric root vectors are con-
catenated to construct a. Examples of different interpolators are shown
in Fig. 4.

We now summarize the properties of the generator ¢, for a a vector
of roots of size ng = 3 such that a,, — a,, # 2k7i, k € Z, for any pair of
distinct purely imaginary roots a,, @, € a. These properties are in ac-
cordance with Conditions I to VI in Section 3.

e The function ¢, is interpolatory.

e The function ¢, is compactly supported in [—(ny — 1), no — 1J.

e The function ¢, has the minimal support among the interpolators
that are linear combinations of shifted exponential B-splines on the
half-integer grid.

e The function ¢, is in #"°~2 and therefore, at least in %

o The family {4,15(,((-—n)}nEZ is a Riesz basis.

e The family {¢,(-—n)}, <z reproduces the exponential polynomials
given by (4).

e The function ¢, is refinable in the sense explained in Section 3.4.

Remark. The presented interpolators are not (entirely) positive (see
Fig. 4) and thus, do not satisfy the convex-hull-property. However, the
popularity of the Catmull-Rom splines [31] in computer graphics shows
that in interactive shape modeling, one prefers to use interpolators at
the expense of the convex-hull property.

5. Applications

In this section, we show how parametric curves and surfaces are
constructed using the proposed spline bases. Such shapes can be con-
structed independently of the number of control points. This makes
them particularly useful for deformable models where, starting from an
initial configuration, one aims at approximating a target shape with
arbitrary precision [39].

58

Graphical Models 94 (2017) 52-64

5.1. Reproduction of idealized shapes

We consider curves and surfaces that are described by the co-
ordinate functions r(t), r,(t), and r,(t), with t € R. The coordinate
functions are expressed by a linear combination of weighted integer
shifts of the generator ¢,. Due to the interpolation property of the
generator, the weights simply correspond to the samples of the co-
ordinate functions. Such a parametric curve is expressed as

re(t)
r@)=|n®|= Y rlklg, - k),
Vz(t) kez (29)

where the coefficients r[k] = (rc[k], 1, [k], r;[k]) with k € Z are the
control points. The curve (29) can be locally modified by changing the
position of a single control point. The shapes that r can adopt (e.g,
polynomial, circular, elliptic) depend on the properties of the generator.

One can also extend the curve model (29) to represent separable
tensor-product surfaces. In this case, a surface o is parameterized by
u,veR as

1, (W) 1k (V)
o'y(u’ V) = rl,y(u)'rz,y(v)
o, (u, v) 1., ()1 (V)

= > nlklg, -k x Y nllg, 0 -1

kez lez

= > > nlkl x nllg, @ - k)¢, 0 -,

kez lez okl

o (u, v)
o(u,v) =

(30)

«

where “ X ” denotes the element-wise multiplication of two vectors.
Finally, one generalizes (30) to represent surfaces with a non-separable
parameterization as

o, v)= Y, 2 olk lg, W — k)¢, v - D).

kez lez

(31)

We use different families of interpolators to perfectly reproduce
curves and surfaces with known parameterizations. In Section 5.1.1, we
detail the construction of the Roman surface. Additional examples are
provided in the appendices such as the reproduction of ellipses
(Appendix E) and of the hyperbolic paraboloid (Appendix F). The four
surfaces in Fig. 2 were obtained from their classical parameterization
following the same principle.

5.1.1. Reproduction of the roman surface
An illustrative example is the Roman surface whose parametrization
is

1 .
Erz cos(27zu)sin (47v)

ou,v) = %rz sin(27tu)sin (47v)

12 cos(27tu)sin (27ru) cos?(27v)

(32)
1 .
Erz cos(27ru)sin (47v)
1 . .
= Erz sinQzu)sin(4zv) |, (u,v) € R
lr2 sin(47zu)(1 + cos(47mv)
4 (33)

We parameterize (32) as a tensor-product surface of the form (30)
and denote by M; and M, the number of control points related to ¢,
and ¢,,. The surface is trigonometric in u and v. Hence, we choose to
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—3 ~

Fig. 5. Roman surface. The interpolators ¢, (blue) and ¢, (yellow) are shown as well as the reconstructed surface (right). The interpolatory control points are shown as blue dots on the

surface. (For interpretation of the references to color in this figure legend, the reader is referred to the web version of this article.)

. . 2in —2in 4ir —4i
construct the interpolators ¢,, and ¢,, with & = (1\%’ Mllﬂ, 1\%’ M‘l”) and

4imr —4im

tx2=(0 —

My M

o, v)= Y, O olk l¢, Mu — k)¢, My — I).

kez lez

) to express (32) as

(34)

In order to satisfy the relation «,, — a,, # 2k7i, k € Z for all pairs of
distinct, purely imaginary roots, we choose M; = M, = 5. To construct
#,,» we see that ng = 4 and N = 2(no — 1) = 6. Hence, the support of ¢,
is of size 6. Following (24), the interpolator is expressed as

1 1
6, (1) = 2101, (0) + /1[1](,6,,1(t ~Drp e+ 5))
+ 2[2](B,, (¢ = 1) + B, (¢ + 1)).

By solving the corresponding system of Eq. (25) for the non-zero
entries of A, we find A[0] = 18.118, A[1] = —10.128, and A[2] = 1.730.
For the construction of Bnys WE have that ng = 3 and N = 2(ny — 1) = 4.
The support of ¢, is therefore equal to 4 and the interpolator is ex-

preSSed as
)
2 ’

By solving (25), we find that 1[0] = 7.396 and A[1] = —2.825.
Since the generator is an interpolator, the control points of the
surface are given by its samples, specified by

112 cos( 2 )sin (42
2 M M
Lp2sin (2% )sin (42
2 M M
r2 cos( 2% ) sin (2 ) cos?( 22
M; M My

We choose (1, v) € [0, 112 and r = 3. Then, the sums in (30) are
finite due to the compact support of the generators. The para-

800 = 10 © + A1(Bo (1 = ) + i+

o(u, v)

u=k,v=1

meterization of the surface is given by
o(u,v) = kM:]fz ll\ffll alk, |4, (Miu — k)¢, (Mpv — I). The Roman

surface is illustrated in Fig. 5.

5.2. Interactive shape modeling

The presented interpolators are well suited to be implemented in an
interactive shape modeling framework; for instance, for CAD design.
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The key properties in such a context are

o Interpolation property: it allows to easily interact with the surface by
displacing control points with a computer mouse;

® Varying resolution: once the “rough” outline of the shape is designed,
the details are modeled by increasing the resolution at specific lo-
cations.

5.2.1. Example: character design

The interpolation property is convenient to design complex shapes
as shown in Fig. 1 in order to obtain a low resolution model. To increase
the level of detail of the shape, we increase the resolution of the surface
by first applying the pre-refinement step (20) and then the standard
refinement mask for (exponential) B-splines (16). These two steps in-
crease the number of control points, however, at the expense of being
interpolatory. This increase in the number of control points allows one
to have more flexibility in the modeling process. Furthermore, after few
iterations, the convergence of the proposed modified refinement
scheme allows for an interpolatory-like behavior (see Fig. 1).

6. Discussion and conclusion

We have presented a general framework to construct interpolators
as linear combinations of exponential B-splines of the same order no.
The interpolators are compactly supported and their integer shifts form
a Riesz basis whenever the corresponding B-spline does. Since the un-
derlying building blocks are exponential B-splines, we can exploit the
refinability property of the B-splines to resample the model. Based on
these general properties, we have constructed a new family of inter-
polators to represent parametric shapes. The new interpolators are
smooth and they can be designed to perfectly reproduce polynomial,
trigonometric, and hyperbolic shapes. We provide explicit examples of
such generators and show in detail how idealized parametric curves and
surfaces are constructed. The reconstructed shapes have the property
that the control points directly lie on their boundary. This enables an
intuitive manipulation of shapes by changing the location of a control
point. Since the interpolators have compact support, this displacement
of control points allows one to locally control the deformation of a
shape®. In a next step, we plan to further investigate the refinability

3 Demo videos illustrating an implementation of our framework are found at http://
bigwww.epfl.ch/demo/varying-resolution-interpolator/.
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properties for practical applications such as real-time rendering or Acknowledgment
zooming of images.
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Appendix A. Proof of Proposition 1

Proof. We split the proof into two parts: the existence of an upper bound, relying on the one for the corresponding exponential B-spline, and the
lower bound, based on the fact that the function is interpolatory.
Upper Bound. We first show that one can find B, < < such that, for every w € R,

1B, (w — 2km)* < B2
gz (A1)

This result is well-known (see for instance [38, Theorem 1]); we prove it for the sake of completeness. A more precise estimation of B, is given in [38,

Proposition 3]. The function gB*3Y, where B)(t)=g,(—t), is continuous and compactly supported. Therefore, the sequence

c=(c[nDnez = (ﬁa*ﬁ: (n))nel of its samples is in 4 (Z). Since the Fourier transform of 3“*5: (1) is Iﬁa (w) >, we have that

D |Belw = 2km)P = Y clkle™™ < |lcfloyzy: =B2 < co.
kez kez (A.2)

Using (6), we moreover have that

2
D | Bral = 2km)P = Y, [ > A[n]e‘i(“"z"”)"/z) 1B, (w — 2km)[.

kez kez \ nez (A.3)
By splitting the sum with respect to k odd or even and since e~i(®=2kmn/2 = ((—1)k)"e~19"/2 we have that

3 i@ = ZKDP=IGo @) Y (B (@ — KkDRHGI@P Y 1B, (w — 2km)[

kez k even k odd (A4)

with Gy(w) = Y, _, A[n]e”™®"2 and Gi(w) = Y, _, (-1)"A[n]e" "2 Clearly, fori =0, 1, |G;(@)I< Y, _, 1A[n]] = ||Illeyz) and thus,

nez

> Bl - 2km) suném( >

kez k even

nez nez

@(w — 2km)P? + Z Iﬁ;(w — 2k7r)|2]

k odd

= ) D) 1By (@ — 2kl
kez

< 1|2,z Bz

so that the constant B; o = ||A|l¢,z) B« < oo acts as an upper bound in (10).
Lower Bound. The function ¢, , is assumed to be interpolatory; in the frequency domain, this condition is expressed as

Z @'a(w —2kr)=1 for all o €R.
kez (A.5)

Moreover, the functions w Zk 7 |,§u (w — 2k7r)|2, Gy, and G; above are also continuous and periodic (for Gy and Gy, this comes from 1 € ¢,(2)).
Therefore, the function w - 3}, <z |$A, L (0 — 2k7T)|2 is also continuous and periodic. As such, it reaches its minimum at some frequency w, € [0, 27].
Further, the inequality Af’a: = Zk <z |¢A>M(co0 - 2k7r)|2 > 0 holds. Assume now that A, , = 0, then we have éﬁ;(cuo — 2km) = 0 for every k € Z, and
therefore, Zkez @‘“(wo — 2km) = 0, which contradicts (A.5). Hence, A, o > 0 acts as a lower bound in (10). O

Remark. Based on (A.4), we deduce the following estimates for the Riesz constants A, o and By, o associated to ¢, g

AL, =A,min|l (e®)],
-4 “[0,21n]| ( )l (A6)

Bio = B, max/1 (e)],
. amﬂl (el (A7)

where A, and B, are the constants for the Riesz basis condition for §, (given in Propositions 4 and 3 in [38]), and 1 (€)=Y __ A[n]e7®"2 is the

discrete Fourier transform of A.

nez

Appendix B. Proof of Proposition 2

Proof. The result follows from Proposition 2 in [38] which states that reproduction properties are preserved through convolution. More precisely, if f
is such that J~ :” f®)edt # 0 for all a€a, then f*B, inherits the reproduction properties of B,. In our case, we have ¢, ,(t) = (f*g,)(t) with
f®) = 32,z An]6(t — n/2). Then, for every a € a,

+o0
fedt = Aln]e—n/2,
[ s 3 o

which is bounded and non-zero by assumption. []
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Appendix C. Proof of Proposition 3

Proof. For the causal generator, we use (2) and (14) to express (6) as

$;:“(w) _ eiw(no/zl)( Z /1["] eimn/Z)E;(@).

nez (Cl)
Then, we have
m0$;“(m0w) - e—iwmo(no/z—l)( E A[n]e—imgwn/z)mog:(mow)
nez
— a—iwmg(ng/2—1) —i /2 w2t
= e—iomo(ng ( Z A[n]e-imoen )H&,mo(elm)ﬁ%(a))
nez
P
= Gz,mio,mo(ew)ﬁmio(w), €2

where we used the relation (15) expressed in the frequency domain. Finally, we take the inverse Fourier transform of (C.2) and obtain (18) in the
time domain. []

Appendix D. Proof of Proposition 4

Proof. Eq. (22) is equivalent to the frequency domain relation

1
lim Cy emom" @
n—co MoM" ( ) f @), (D.1)
where C,(z) = ::’_w cq[k]z7* is the z-transform of the discrete sequence c, = (c,[k])rez. The iterative step between c, and c,_; in the frequency
domain becomes
G mio:"" =H mimm” C,_ # .
"(e ’ ) m:m"""(e ’ ) " l(e ’ ) (D.2)

Iterating this relation, we obtain

Cn ﬁ = - H « mom C, m
(eo ) [E s (“ )] o() (D.3)

By expressing (15) iteratively in the frequency domain and replacing a by a/m,, we see that
1 S+ @
()2, ()
)
k=1 m  momk mom't m"

n .
lim HLH a ,m(emk),

Em%(w)

noe iy Mo monk (D.4)
where in the last line we have used the well-known convergence result from spline theory [18,40,41]
S+
lim (—) 0) = sinc"0(0) = 1.
"—‘Ooﬁmo“m" m" ﬁunotlmeq( ) ( ) (DS)
Expressing (19) in the frequency domain, we finally have
~+( w
J@ = -cfem)s (—)
mo
1 n iw .
= lim H emon | |Co (emo
”*00"”0"""”(}?[1 m:mk’m( ’ )) 0( 0)
= lim 1 Cy (em::n”),
n—oo My m" (D6)

where we have used (D.5) and (D.3) for the second and third equalities, respectively. []

Appendix E. Reproduction of Ellipses

We now explicitly show how ellipses can be reproduced using our proposed interpolatory basis functions. To construct the ellipses as a function of
the number of control points M, we choose a = (O, z'ﬁ” —2'—”) and, hence, n, = 3. The interpolator is obtained by Definition 3 and by solving the
corresponding system of Eq. (25). The non-zero values of the sequence A are
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20e02( T S
TT“CSC (ZM)sec(M)

Hot= aM?
and
A1) =A[-1] = _%.

M2
To reproduce cos(%-), we take advantage of the interpolation property, which yields
22k 27k
005(2_75) -y SN b,
M kez 2 (E-l)

where the coefficients are the integer samples of the curve. Normalizing the period of the cosine and using the M-periodized basis functions

G (D= 4.(t — M),
M ;2 (E.2)

we express the cosine as

= 27k
cos(2mt) = cos(—)qﬁ Mt — k).
kg, M )N (E.3)
In a similar way we obtain
M-1
27tk
sin(2zt) = sin(—)qﬁx (Mt — k).
;) M )TN (E.4)

Plots of the trigonometric functions are shown in Fig. E.6 as well as the circle obtained through the parametric equation r (t) = (cos(27t), sin(2xt)).
Ellipses can be constructed by simply applying an affine transformation to the circle r. In order to guarantee a representation that does not depend on
the location and orientation of the curve, it must be affine invariant. This is ensured if the interpolator satisfies the partition of unity
Ykez $urr(-—k) = 1, which implies that it must reproduce zero-degree polynomials (i.e., the constants). Hence, we need that 0 € a.

y y
1.0t
0.5/
”a’_--~-‘~ 4‘—__--‘~\
t
S 0.2
~\
\\
-0.5}
-1.0}
y
1.5
0.5
X
-1.5 0.5 15

Fig. E.6. Top row: reproduction of the cosine (left) and sine (right) for M = 3. The weighted and shifted basis functions are represented by dashed lines. The reconstructed parametric
circle is shown in the bottom row (black) with the interpolatory control points (shown in red on the boundary of the circle). (For interpretation of the references to color in this figure
legend, the reader is referred to the web version of this article.)

62



D. Schmitter et al. Graphical Models 94 (2017) 52-64

Appendix F. Reproduction of a Hyperbolic Paraboloid

A parameterization of a hyperbolic paraboloid is given by
au cosh(v)
o(u,v) =|businh(w)| (@, v)€R?
i (F.1)

where @, b, and h are constants. The paraboloid (F.1) is polynomial in u and hyperbolic in v. Hence, we choose & = (0, 0, 0) and o, = (0, Miz, ;712)

when expressing (F.1) as the tensor-product surface
o, v)= Y, O olk l¢, Mu — k)¢, My — I).
kez lez

To construct ¢, , we have that no = 3 and its support is equal to N = 2(n, — 1) = 4. The interpolator is expressed as

B, (1) = AT01B, (1) + A[l](ﬁal(t =) hafe+ %))

Solving (25), we obtain A[0] = 2 and A[1] = —%.

For the construction of ¢, , we see that ng = 3, N = 2(no — 1) = 4, and its support is also of size 4. The interpolator is given by

B (1) = 21018,(1) + /1[1]([3“2(t - wp(e+ %))

Solving (25) yields 1[0] = 1.968 and 1[1] = —0.489. As in the previous example, the control points are obtained by sampling the surface, which leads
to

o(u, v) = bML1 sinh(Miz)

u=k,v=1
We choose (u, v) € [-1, 1], My = M, = 3, a = b = 4 and h = 8. The corresponding parameterization is

Mi+1 My+1

cwvy= Y Y olklg,Mu— k)¢, My — D).

k=—M—1 I=—My—1

The hyperbolic paraboloid is illustrated in Fig. F.7.

—w1

Fig. F.7. Hyperbolic paraboloid. On the left the interpolator ¢, is shown. (¢, is shown in Fig. 4.) On the right the reconstructed hyperbolic paraboloid with its interpolatory control

points (blue dots) is shown.
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